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Abstract We develop preconditioners for systems arising from finite element
discretizations of parabolic problems which are fourth order in space. We consider
boundary conditions which yield a natural splitting of the discretized fourth order
operator into two (discrete) linear second order elliptic operators, and exploit this
property in designing the preconditioners. The underlying idea is that efficient meth-
ods and software to solve second order problems with optimal computational effort are
widely available. We propose symmetric and non-symmetric preconditioners, along
with theory and numerical experiments. They both document crucial properties of the
preconditioners as well as their practical performance. It is important to note that we
neither need H*-regularity, s > 1, of the continuous problem nor quasi-uniform grids.
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1 Introduction

For suitable boundary conditions, combining semi-implicit time discretization with
time-step Az and operator splitting for evolution equations governed by (nonlinear)
fourth order operators leads to linear elliptic systems of the form

u — Atdiv(aVv) = f, .
div(bVu) +v =g, '
on a bounded polyhedral domain 2 C R4 ,d > 1. Hereafter, a and b are measurable
functions with values on symmetric positive definite (s.p.d.) matrices and satisfying

ra)EP < ETa(0)E < Ag)IEP, M )IEP < ETh(x)E < Ap(0)IE7,  (1.2)

for all £ € R?. In this paper we develop preconditioners for spatially discretized
versions of this system, for instance via finite element methods, thereby relying on
the existence of efficient methods and software for each component of the system
[18,20,21,23,37,40,48-50,52-54], especially on graded meshes [1,26,49,51]. Sim-
ilar ideas have been developed for the bi-harmonic operator with Dirichlet boundary
conditions u = d,u = 0, typical in structural mechanics, and quasi-uniform meshes in
[15,16,19,44,45]. Materials science and fluid dynamics problems come with different
boundary conditions which yield the operator splitting (1.1). We are interested in the
latter case, graded shape-regular meshes, and condition numbers which are insensitive
to At and the mesh size.

In Sect. 1.1 we motivate the importance of studying (1.1) for geometric PDE,
discuss boundary conditions in Sect. 1.2 giving rise to (1.1) along with its weak formu-
lation, and close the Introduction in Sect. 1.3 with a presentation of the preconditioners
for (1.1).

1.1 Motivation: geometric PDE

Evolution equations governed by (nonlinear) fourth order operators arise in a number
of fields from materials science and fluid dynamics to geometry. Surface diffusion is
a geometric flow governed by the following equation on an evolving hypersurface
(orcurve) I' C R4 of co-dimension 1

V = ArH, (1.3)

where V is the normal velocity, H is the total curvature of I' (sum of principal curva-
tures), and Ar is the Laplace-Beltrami operator on I' [3-6,8,11,24]. It is important
to realize that, once written parametrically, Ar is like a second order elliptic operator
with variable coefficients, and so is its finite element counterpart [6-8,25,27,32,41].
Equation (1.3) may be viewed as a gradient flow for the surface area fr 1 of I" with
the H~'-metric on I". For graphs I', described by the function u over @ C R"~!, we
have [5,27]
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Preconditioning a class of fourth order problems by operator splitting

. VM 3,14
H = —div——, V=——1,\
q ) q(u)

where g(u) = /1 + |Vu|%. This leads to the natural operator splitting

oru . Vu
= Arv, v=—div——r,
q(u) q(u)

with v = H. Once supplemented with, for instance, periodic boundary conditions,
this system can be rewritten in €2 as follows:

\% \ \%
oru — div (q(u) (I — &f) Vv) =0, v 4 div "
q(u) qu)

0. (14

A semi-implicit Euler discretization in time with time-step Ar leads to (1.1) for
unknowns u,, v, with a = qQu,—1)I — qup—1)">Vuy_1 @ Vu,_1) and b =
q(un—1 )_1 .

For closed surfaces, we mention the parametric method of [5], which leads to a sys-
tem essentially of the form (1.1). The following fundamental geometric relationship
between position X and vector-valued curvature H = Hv, with v being the unit outer
normal to ', plays a key role [31]:

H = —ArX. (1.5)

In particular, integration by parts on I', along with V = 9, X - v, transforms (1.3) and
(1.5) into the following system [6]:

X -v—ArH=0, Hv+ArX=0. (1.6)

Employing a semi-implicit Euler discretization 9, X, ~ At‘l(X n — Xu_1), which
keeps the geometry I', v and operator Vr explicitly evaluated on I',,_1, converts (1.6)
into a system of the form (1.1), with vector-valued u = X, and scalar v = H,,.

In contrast to surface diffusion, the L2-gradient flow for the bending energy Jr H 2
gives rise to the so-called Willmore flow in 3D

1
V = ArH + zH3 — 2Hk, (1.7)

where « stands for the Gauss curvature. For graphs I described by a function u, this
geometric PDE becomes [27]

9 1 Vu®V 1 H? v
P2 _div (— (1—&) Vv)——div (—Vu):O, Yt div 2=,
q q q 2 q q q

(1.8)
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where v = g H. Again a semi-implicit time discretization leads to a system similar
to (1.1). For the parametric case, we mention the vector-valued formulation of [17],
which replaces (1.7) by

1
9, X — ArH + divp ((vpx 4 VFXT)VFH) —5Vrdive H=0.  (19)

and couples it with (1.5); see the related methods in [32,41]. In contrast, the method
of [8] is based on the following equivalent system:

1
%X -v—ArH + EH3 —H|Vrv]?=0, Hv+ArX=0. (1.10)

A semi-implicit time discretization X, = X, _1 + AtV,, as with (1.6), converts (1.9)
and (1.5) (resp. (1.10) and (1.5)) into a system with basic structure similar to (1.1) for
the vector-valued functions u = V,,, v = H,, (resp. u = X,,, v = Hy).

The celebrated Cahn—Hilliard equation, describing the evolution of a binary mix-
ture with concentration u and chemical potential v, reads [2,13,24,27]

oru — div (M (u)Vv) =0, v+ Au = Y (u), (1.11)

where the mobility M (u) > 0 may depend on concentration, and  is the derivative of
a potential with double-wells of equal heights at £1; for instance ¥ (1) = u? —1).
Semi-implicit time discretization leads again to (1.1).

The mobility M (1) may be degenerate in some applications. For instance, a surface
I evolving by surface diffusion can be recovered as the limit € |, O of the zero-level
set of the solution u, with singularly perturbed chemical potential

1
v+ eAu = —y(u),
€

and degenerate mobility M(u) = 1 — u? [9,24,27]. Lubrication theory for thin films
yields similar equations with degenerate mobility [12,14,35,36]. Semi-implicit time
discretization in turn gives rise to (1.1) with degenerate a and/or b. Our theory below
does not cover these degeneracies, but we explore computationally the preconditioners
robustness with respect to coefficient degeneracies in Sect. 7.

Similar diffuse interface approaches are available to approximate Willmore flow,
as well as several variants, in the limit of interface thickness € | 0 [27-30]. We finally
mention the coupling of membrane bending with orientational order of bilipds via
director fields [10]. These models lead to PDE in €2 similar to (1.1).

1.2 Weak formulation and boundary conditions

We now discuss the weak formulation of (1.1) along with boundary conditions which
allow operator splitting. Periodic boundary conditions are customary for (1.3) and
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(1.7) when the surface I' is without boundary, as well as for (1.11); in this case, we

add the constraint

Q Q

to gain uniqueness of (1.1). Alternatively, we assume that the boundary I'" of 2 is split
into two disjoint parts I'p and I'y. We impose homogeneous Dirichlet and Neumann
boundary conditions on I'p, 'y, respectively:

u=v=0 onI'p x(0,7T), (1.13)
v.-aVv=v-bVu =0 onT'y x (0,7), (1.14)

with v the outer normal to I'. In case the Dirichlet part I'p of I" has zero Haussdorff
measure HY~1(I'p) = 0, we supplement (1.14) with the vanishing conditions (1.12).
Then problem (1.1) takes the weak form: find u, v € V such that

(u, ) + At(aVv, Vo) = (f.¢), VeV
—(bVu, Vi) + (v, ¥) = (g.¥), Yy eV,

where the subspace V of H'!(Q) incorporates the boundary condition (1.13) or the
vanishing condition (1.12). The key property of V used below is that the seminorm

v/ (Vv, V) be actually a normin V. (1.15)

We stress that homogeneous Dirichlet boundary conditions for the 4th order operator
A2u, namely u = d,u = 0, do not yield the factorization (1.1). We refer to [38] as well
as [15,16,19,44,45] for this case, which is important in plate theory but is excluded
from the present analysis.

1.3 Discrete systems and preconditioners

Let 7 be a shape-regular but possibly graded mesh of Q. If V7 C V denotes a finite
element space over 7 (see Sect. 3 for details), we consider the following finite element
discretization:

(ur.$) + Al @Vvr. V) = (f. )
, Vr: Vo, Vr.
v e { —Vur, V) + e =@ VYT

(1.16)
We define the discrete operators A7 : V7 — V7 and By : V7 — V7 by

(A7¢, ¥)=(aVe,Vy), (Bro,¥)=0bVe, V) Vo, ¢ € Vr,
(1.17)
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and note that both A7, B are s.p.d., that is, they are symmetric (w.r.t. the L? inner
product) and positive definite. The discretized system in V-7~ now reads

ur + At Arvr = fr
—Brur +v1r =87,

which can be equivalently written as
(I + At AT Bp)ur = fr — AtA78T = FT. (1.18)

Notice that operator D = (I + At A7 B7) is symmetric in the inner product induced
by A}l. We set

t=+Ar and S:=tA7, T :=1B7. (1.19)
Therefore D = (I + ST), and (1.18) now reads
Dur =+ ST)ug = Fr. (1.20)
In this paper we study left, right and left-right preconditioners for this system:

Left Preconditioner We use PL2 := (I 4+ S)? as a left preconditioner for D, leading to
the following preconditioned operator

PPD=(I+8) U +ST)=I+8SS +7).

This can also be interpreted as a left symmetrlc preconditioner Pp = (I + 825!

applied to the symmetric operator D=(S'4T). We implement this preconditioned
system within the algorithm Preconditioned Conjugate Gradient (PCG), and recall
that within this solver, using Py as a left preconditioner for Dis equivalent to solving
for the symmetric operator P ~1/ 2DP 2 In Sect. 4 we study the spectral radius of

PL D which coincides with that of PL 2513[ 12

is a good preconditioner for D (resp. D).

, and conclude that PL2 (resp. 13L)

Right Preconditioner We use P:=({U+T) asa right preconditioner for D, leading
to the following preconditioned operator

DP> = +STYI+T) =T +HTU+T)

This is again the composition of two symmetric operators D = T~! + § and Pg =
T (I +T)~2. The implementation of this within PCG leads to solving for the symmet-
ric operator P ~U 2DP l 2, and the situation is analogous to the Left Preconditioner,
after 1nterchangmg the roles of S and T. Due to this analogy we conclude that the
same properties of the Left Preconditioner carry over to the Right Preconditioner, and
the analysis of the latter is omitted.
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Left—Right Preconditioner We use P, = (I + S) and Pg = (I + T) as left and right
preconditioners for D, respectively, leading to the following preconditioned operator

P DPL =+ )7 U+ ST+ 1)

It turns out that this preconditioner exhibits better balance, performance, and robust-
ness than the others but at the expense of symmetry. In Sect. 5 we analyze the location
of the spectrum of P, lDPR_ ! and use our findings to study convergence rates for
Richardson and GMRes methods in Sects. 5.2 and 5.3, respectively.

In order to apply these preconditioners, efficient methods for solving systems

(I +Cvr =z7, Crvr=2z7 (1.21)

are required, where C7 is a s.p.d. operator associated to a second order elliptic prob-
lem and t > 0 is arbitrary. Systems (1.21) can be solved with optimal computational
effort thanks to multilevel solvers such as multigrid and BPX preconditioners. We
refer to [18,20,21,23,37,40,48-50,52-54] for the general methodology mostly on
quasi-uniform meshes 7 and [1,26,49,51] for graded meshes. The symmetric opera-
tor D = S~! 4 T is related to Tikhonov regularization, and multilevel preconditioners
were proposed in [22] for quasi-uniform meshes of size 7 and 7 > h2, At = 12 being
the regularization parameter (see Corollary 2.1 and conditions (2.7) and (2.8) as well
as the discussion in page 476 of [22]).

Therefore, we focus our attention on the study of the proposed preconditioned
operators assuming that optimal solution techniques for systems (1.21) are available.
We start presenting remarkable computational results for the three preconditioned
operators in Sect. 2. After a brief discussion of preliminary results in Sect. 3, we esti-
mate the spectral radius of the symmetric preconditioned operator ﬁ[ 1/ 2513; 2 in
Sect. 4 and we study the location of the spectrum of the nonsymmetric preconditioned
operator P ! DPy "in Sect. 5. In the symmetric case, convergence rates for precon-
ditioned conjugate gradient (PCG) and GMRes (S-GMRes) directly follow. In the
non-symmetric case, instead, we study convergence rates for Richardson and GMRes
methods in Sects. 5.2 and 5.3, respectively, and their application to finite element
discretizations in Sect. 5.4. It is worth stressing that our results are valid for any poly-
nomial degree and we neither need H*-regularity, s > 1, of the continuous problem
(1.1) nor quasi-uniform grids 7. In Sect. 6 we apply the proposed preconditioners to
a semi-implicit time stepping of the governing system (1.4) for surface diffusion. We
conclude in Sect. 7 with computational experiments revealing the relative merits of
each preconditioner.

2 Numerical study of preconditioners
In this section we present a preliminary study of the computational performance of

the preconditioners presented in Sect. 1.3. As the domain of interest we choose the
L-shaped domain
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Q:=(—1,1) x (=1, D\[O, 1] x [0, 1],

to verify that the results do not require full H>-regularity of (1.1). We consider the
following four examples, in the sequel referred to as nice, semi, nasty, and degenerate,
which reflect situations of increasing difficulty.

Example 2.1 (Nice): We consider

0.6, if ,
a(x;,x) =1,  b(x,x2) = n <.XI
1.2, otherwise.

Example 2.2 (Semi): We consider

a(xy, x2) = 1+0.1]x1| + |x2],  b(x1,x2) = 1.5+ 0.5sin(57x1) sin(8mw x2).
Example 2.3 (Nasty): We consider

a(xy, x2) =03+ 0.1]x1] + |x2, b(x1,x2) = 10 4+ 3sin(Swx1) sin(8mwx3).

Example 2.4 (Degenerate): The goal of the last example is to investigate the behav-
ior of the preconditioners, when coefficient a degenerates, a case that is not covered
by our theory:

a(xy, x2) =0.1|x1| + |x2|  b(x1,x2) = 10+ 3sin(5wxp) sin(8mxy).
Notice that coefficient a vanishes for x = (x1, xp) = 0.

We deal with both uniform and graded meshes 7, and we let V7 be the finite
element space of piecewise linear functions with homogeneous Dirichlet boundary
conditions. In the rest of this section we report on the behavior of the different pre-
conditioned systems for the Examples 2.1-2.3. Example 2.4 falls out of our theory,
and we discuss it in Sect. 7.

For the computations below we observe that there is a canonical homeomorphism
m : L(V7) — RNY*N with N = dim V-7, between the algebra of linear operators
L(V7) on V7 and the algebra of matrices RV >V representing the operator for the
nodal basis (¢i)fv | of V7. More precisely, operators A = A7, B = By have the

matrix representation
m(A)=M"'A, m(B)=M"'B,
where M is the mass matrix and A, B are the stiffness matrices, respectively, defined by
M; ;= (¢j,¢i), Aij=(aVp;,Ve), Bi;=(bVe;, V).

Thus (%, ¢) € R x V7 is an eigenpair of A, if and only if (A,e) € R x R is an
eigenpair of M~! A, where e = (ej)iyzl is the nodal vector of e: e = Z;\/:l e;j¢;. The
adjoint operator A* (with respect to the L? inner product) has the matrix representation
m(A*) = M~'AT whence

m(A*A) = M 'ATM'A.

@ Springer



Preconditioning a class of fourth order problems by operator splitting

We used the finite element toolbox ALBERTA [43] to compute the matrices
A, B, M and employed the sparse tools of MATLAB to provide matrix-vector prod-
ucts involving matrices associated with operators P, D and R, as well as spectra and
condition numbers of these matrices. Moreover, both CG and GMRes were executed
within MATLAB and iteration numbers for them were obtained by the procedures
provided by MATLAB. In Figs. 1 and 2 below, “dim” stands for dim V7. The results
reported in these figures are in excellent agreement with the theory of Sects. 4 and 5.

2.1 Left preconditioner

Figure 1 shows the condition numbers « versus 7 for the symmetric preconditioned
system P ]/2DP 12 with

D=S"'"4+T, P.=U+95S"",

for both uniform meshes (top row) and graded meshes (bottom row). Different regimes
with respect to 7 and meshsize can be clearly observed. For large values of 7, we have
Py ~ S and D ~ T, whence the preconditioned system satisfies

5173~ o=l _ s=lp .
P, D~ 8T =As Br;
since A1 BT is an operator of order zero, its condition number is essentlally 1ndepen-

dent of the meshsize. On the other hand, for very small values of t, PL~S'~D,
and thus the preconditioned system behaves like

~_ |~
P 'D~I;
Uniform grids Uniform grids Uniform grids
35 == dim: 161 40 gwm ;g;
. 208 35 . 2o
3 —o—dim: 1203 —o—dim: 1203
25
2 B 2
1.5
1
107 10° 10° 10°
T
35 Adaptive grids
) - = dim: 1888
—— gim: 420
3 oo
25
<2 B <
15
1

Fig.1 Condition numbers versus 7 for the symmetrically preconditioned systems. The columns correspond
to Examples 2.1-2.3 whereas the rows to uniform grids (top) and graded grids (bottom)
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Spectral radius of Richardson for the Spectral radius of Richardson for the Spectral radius of Richardson for the
left/right preconditioner left/right preconditioner left/right preconditioner
0.7 0.7
0.6 0.6
0.5 0.5
@ 04 @ 04 @
o S ]
£ 03 £ 03 £
0.2 0.2
0.1 0.1
0 = 0 =
107° 10° 10° 10° 107° 107° 10° 10°
T T
Spectral radius of Richardson for the Spectral radius of Richardson for the Spectral radius of Richardson for the
left/right preconditioner left/right preconditioner left/right preconditioner
07 | 07 7 08 |
06 - 7 06 gm 07 7 i 7178
—o—dim: 9034 06 | —o—dim: 1150
0.5 0.5 .
@ 04 @ 04 @ %
o o o 04
£ 03 £ 03 £ 03
0.2 0.2 0.2
0.1 0.1 0.1
0 0 - 0 L=
107" 10° 10° 10° 107" 10° 10° 10° 107° 10° 10° 10°
T T T

Fig. 2 Spectral radius p(Q) for Richardson’s iteration operator Q versus t for the left/right non-
symmetrically preconditioned system. The columns correspond to Examples 2.1-2.3 whereas the rows
to uniform grids (fop) and graded grids (bottom)

consequently the condition number tends to 1 as T — 0. However, for intermediate
values of 7, k depends on both 7 and meshsize, but it is uniformly bounded. The
different behavior of « for the considered examples confirms the dependence of an
upper bound for « on the relationship between a and b, which is further explained in
Sect. 4. On the other hand, we observe no substantial difference between uniform and
graded grids.

2.2 Left-right preconditioner

We consider the (non-symmetric) Left-Right preconditioned operator P, ! DPy =
(I + 8~ + ST)(I + T)~'. We report in Fig. 2 the spectral radius p(Q) of the
Richardson’s iteration operator Q = [ — P, ! DPy I as a function of 7, for uniform
meshes (top row) and graded meshes (bottom row). The value of p(Q) appears to be
uniformly away from 1, irrespective of t and meshsize, but to depend on the relation-
ship between matrices a and b. This is further explained in Sect. 5.

3 Preliminary results

For two complex numbers z1, zo € C, whenever we write z; > z,, we understand that
z1 — 22 € Rand that z; — z> > 0, and likewise for “<”, “>", “<”.

In the following H denotes a finite dimensional Hilbert space with inner product
(-, -) and norm || - ||. For any operator M : H — H we denote its spectrum by o (M),

and the operator norm induced by the norm of H with ||M|. We use the fact that
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if A : H — His s.p.d., then there exists a s.p.d. operator A'/2 : H — H with
A2A12 = A. In the sequel, we will also use the following elementary lemmas,
whose proofs are straightforward, and thus omitted here.

Lemma 3.1 Let M, N : H — H be linear operators. Then c (MN) = o (NM).
Lemma 3.2 Let A, B be s.p.d. in H. If there exist two positive constants C1, C such
that

Ci1(Au,u) < (Bu,u) < Cy(Au,u) VueH,

then the condition number cond(A~Y/ 2BA-Y 2) with respect to the H-norm is bounded
by C2/Cy.

4 Analysis of the left preconditioner
In this section we show that
Pp = (I + 8)*s7!

is a “good” preconditioner for the symmetric operator D = S~' 4 T.More precisely,
we prove that the condition number of the preconditioned system ﬁL_ Y 21~)P7L_ 12 s
bounded by a constant depending on the coefficient matrices a, b, but is otherwise
independent of the meshsize and 7 (see Corollary 4.2 below).

The idea behind the preconditioner Py can readily be seen in the particular case of
A7 = B7, thatyields S = T = tA7. In this case, since all operators commute, we
can write

o(P;'D)=0 ((1+rAT)*2(1+r2A27)) - {(1+12A2)/(1+r)»)2| reo(A7) }
so that
5—1/2

o(P7'D)y=o(P;'*DP; %) c 172,11,

whence, the condition number of the preconditioned operator satisfies

=_1/2% 5—1/2
cond(PL DpP; )52.

For the general case A7 # By, the lack of commutativity leads to the following
slightly weaker results.

Theorem 4.1 Let S and T be s.p.d. operators on H, and 0 < A < A be constants
such that

((s—‘w, w) + (Sw, w)) > ((s—‘w, w) + (Tw, w)) , 4.1y

((s*lw, w) + (Sw, w)) <A ((S*lw, w) + (Tw, w)) , 42)
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forallw e H.IfP = (I + $)>S™!, then

2A
cond(P V2T + TPV < 22

We postpone the proof of the theorem, and first show some implications related to
the efficient solution of (1.20).

Corollary 4.2 (Symmetric preconditioner) If the elllptlczty assumptlons (1.2) hold,
then the condition number of the preconditioned operator P /2 DP 12 i uniformly
bounded with a constant solely dependent on the eigenvalues Aas Aa, Ap, and Ap
in (1.2), namely,

A+, 1
cond (P 257, 7)< mXAL L] 43)
min{\—, 1}

with AT == sup,cq Aa(x)/Ap(x), A7 = infreq Aq(x)/Ap(x).
Proof Since for all w € H

(A7w, w) > A~ (Brw,w), (Azw,w) < AT(Brw,w),

the assertion follows from Theorem 4.1 upon choosing the L2-inner product (-, -) in
H = V7 and A = max{A*, 1}, A = min{A~, 1}. ]

A crucial feature of Py, is that the resulting preconditioned operator PL 172 DP ~1/2

turns out to be symmetric, which allows the use of preconditioned CG to solve (1. 20).
To this end, we only need the evaluation of PL_ ! rather than P; /2 As an immediate
consequence of Corollary 4.2, and well known results on the convergence rate of the
Conjugate Gradient method [34], we obtain the following corollary:

Corollary 4.3 Let the ellzpnczty assumptions (1.2) hold, let u denote the exact solu-
tionto Du = F withD = S~ + T. Then, the Conjugate Gradient method for solving
this system, preconditioned with P =(I+85)2%s7, generates a sequence of iterates
uy satisfying

k
K —1
e — el < 2(£+ 1) e — woll

with ||v]| := (v, B, D P, *v)1/2 and

_ AT, 1
K—cond( /DP 1/2) _2M,
min{A—, 1}

where AT = super A (x)/Ab(x), A7 = infyeq Ao () /Ap(x). That is, the conver-
gence rate in the P 12 DP 2 yorm is dictated by the condition number k, which
solely depends on the ezgenvalues Aa, Ny, Mp, and Ay in (1.2), but is otherwise inde-

pendent of the discretization parameters T, T.
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Having established the implications of Theorem 4.1 we now proceed to its proof.

Proof of Theorem 4.1 Observe first that

P2 P 2 =g+ 7 SYEST + TSR+ 5!
=+ U+SPTSHI+ 9

= [(1 i S)z]—l/z (I + §'2TS12) [(I N S)z]—l/z.

Due to Lemma 3.2 it is thus sufficient to show that
1

1
2 1/2 1/2 - 2
TN ((I+S) v, v) < (v,V)+(S§7/°TS ' v,v) < 3 ((I+S) v, v)

for all v € H. To this end we observe that, since S is s.p.d. we have
((1 + 5%, v) — (1, V) +2(Sv, V) + (Sv, Sv) > (v,v) + (Sv, Sv)  (4.4)
and also, by Cauchy—Schwarz’s inequality,
((1 + 5%, v) = (0, V) 4 2(Sv, V) + (Sv, Sv) < 2(v, V) + 2(Sv, Sv). (4.5)
Setting w = §1/2y and using (4.1) and (4.4) we get
((1 +5)%, v) > (v, v) + (Sv, Sv) = (S~ w, w) + (Sw, w)
> A ((S*lw, w) + (Tw, w)) =2 ((v, V) + (SV2T 812y, v)) .
Similarly, using (4.2) and (4.5), we obtain
((1 +5)%, v) < 2((v,v) + (Sv, Sv)) =2 ((S—lw, w) + (Sw, w))
<2A ((S_lw, w) + (Tw, w)) —2A ((v, v) + (SV2T 812, u)) :

and the assertion is proved. O

5 Analysis of the left-right preconditioner

Giving up symmetry might seem questionable because preconditioned CG is a very
effective method. However, on the one hand our symmetric preconditioners only take
into account information arising from one operator S = tA7 or T = tB7. On the
other hand we have found that in many practical examples a non-symmetric precon-
ditioner using both operators S and T is superior; this is the case when a(x) and b(x)
are quite different. In this section we study the non-symmetric preconditioned system

PL'DP =+ 87U +STHU+T)7
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We first prove that all the eigenvalues of the preconditioned system (7 4+ S)~' (I +
ST)(I + T)~! belong to a ball separated from the origin: we show the existence of
80 € (0, 1), independent of space and time discretization parameters, such that all
the eigenvalues of the preconditioned system belong to {z € C : |z — (1 4+ 8¢) /2| <
(1 — 80)/2}; see Fig. 3 below. This result hinges on the structural assumptions (5.5)
and (5.6) on S and 7', which are later proved to hold for the operators arising from
finite element discretizations in Sect. 5.4. We use this spectral analysis to study the
convergence rates of Richardson’s method in Sect. 5.2 and GMRes in Sect. 5.3.

5.1 Spectral analysis

Since the spectrum of (I + $)~NI + STYI + T)~! coincides with those of (I +
)Y+ 8T +ST)and (I + ST)I +T)"'(I + 5)~! due to Lemma 3.1, the
analysis of the spectrum of (/ + T)=(I + S)~'(I + ST) that follows applies to any
of these three preconditioned systems.

We start with the following simple observation.

Lemma 5.1 IfS, T are s.p.d., then
o ((I )T+ 97U+ ST)) - M ((o((S + TN+ ST))) ,
where M is the Mobius transformation defined by M(z) = 3.
Proof We first observe that (e, A) is an eigenpair of (I + Y1+ 871 +8T) if
and only if e # 0 and
I+ ST)e=2UIT+S)YT+T)e=r1(I+ ST + S+ T)e,
which is equivalent to

(1 =) + ST)e = A(S + T)e.

Clearly A # 1 for otherwise S + T would be singular. Thus (e, 1) is an eigenpair of
(I +T)"'I + S)~'(I + ST) if and only if

A
(I +ST)e = == (S + T)e.

and therefore A is an eigenvalue of (I +7)~!(I+5)~! (I +ST) ifand only if 1 = 25
is an eigenvalue of (S + T)~Y(1 + ST). This holds if and only if M(u) = A. O

With the help of Lemma 5.1, we will study the eigenvalues of (I + T)~!(I +
$)~1(I+ ST through exploring the location of the eigenvalues of (S+7) "' (14 ST).

Lemma 5.2 IfS, T are s.p.d., then

Reo ((S+T)"'(I + ST)) > 0.
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Proof Let (e, t) be an eigenpair of (S + T) Y (I4+ST),then (I +ST)e = w(S+T)e
and

(uS —De = (S —uhTe;
notice that u = x 4 iy with x, y € R may not be real. Therefore, for any f € H,
((uS = De, ) =(Te, (S — D) f). (5.1

We now want to choose f fulfilling (S — il) f = e. If this were not possible, then
i = > 0 would be an eigenvalue of S because S is s.p.d. Thanks to Lemma 5.3
below, this would imply that © = Re i = 1 and the claim follows.

Otherwise, let f € H satisfy

(S—aDhf =e,
and rewrite (5.1) in the form
w(Sf, Sf) = (Sf. f) — uin(Sf, ) + i(f. f) = (Te, e). (5.2)

Taking the real and imaginary parts of (5.2) we get

—x*(Sf, ) +x (S, SP) + (f: ) = ¥ (SF, ) = (Sf, f) = (Te,e),  (53)
y((Sf.Sf) = (f. /) =0. (5.4

Equation (5.3) can be written as

2 x(Sf,Sf)+(f,f)+ 2 Sf )+ Te, e)

— y =
(Sf, 1) S£ )
whence
(x—a)+y* =1
with
_SESHEUD 0o LN+ Teo)
2(81, f) ’ (Sf. 1)
This shows that u lies on the boundary of a ball centered at @ > 0 with radius r,
0 <r < a, and thus p is located in the right complex half plane. O

Lemma 5.3 Let S, T be s.p.d. and (e, ) an eigenpair of (S + )Y + ST) such
that  is also an eigenvalue of S. Then, either the equation

(S—uhf=e

admits a solution f, or u = 1.
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Proof Observe first that u© € o (S) implies u € R4, and e € rg(S — ) if and only
ife L ker(S — uI)f = ker(S — ul) because u € R. Moreover, the fact that (e, 1)
is an eigenpair of (S + )~ + ST) implies

1
—(I 4+ ST)e=(S+ T)e.
"
Let now & € ker(S — wI)\{0}, i.e. Sh = ph. Then
1 1 1 1
(h,e) = —(Sh,e) = —(h, Se) = — (h, —( 4+ ST)e — Te) ,
0 w o 2
whence

1 1 1
(h.e) = —(h,e) — —(h, Te) + — (h, STe).
w w w

Upon multiplying by 1> and rearranging terms we arrive at

(,uz —1)(h,e) = (h,STe) — u(h, Te) = (Sh, Te) — u(h, Te)
=uh,Te) — u(h,Te) =0.

This statement is the assertion in disguise. O

To get more uniform bounds on the eigenvalues we have to make two structural
assumptions. They will turn out to be quite natural in the applications with FEM of
Sect. 5.4.

Assumption 1 There exists a constant « > 0 such that
(Tg,g) > a(Sg, g) forallg c H. (5.5)
Assumption 2 There exists a constant K > 0 such that
IS~'T) < K. (5.6)
Theorem 5.4 Let S, T be s.p.d. and let Assumptions 1, 2 hold. Let

2 __ 2min{a, 1}

= — c: 5.7
1+ K 14+«

There exists a constant a > ¢ such that if r = a/1 — c/a then

c((S+T) ' (I+ST)) € Bla,nUf{xeR|x>blU{l}CCs,.
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Proof We will refine the argument of proof of Lemma 5.2. We adopt the notation of
such proof and estimate the right-hand side of (5.2) using (5.5) as follows:

(Te.) = a(Se,e) = a (S(S = AN f. (S = 1) )
= a[(S2f, S) = (S 1. ) = (@SS SF) + @SS i)
=« [(82£.5/) = 2x(Sf, S + 2+ DS ]
where i = x 4 iy. Combining this estimate with (5.3) we get

[ p+acstr s

> 2(14a)(Sf, f)—2x [a(Sf, Sf)+(f’f)+2w

}Lyz(l +a)(SF, f).

We first examine the case that y # 0. Using (5.4) and normalizing f, namely taking
(f, ) = (Sf, Sf) = 1, which does not restrict generality, the above estimate reads

(4SS ) =260 +@) + 32 (A +(SS ) = =[5, ) +a(s2 .50

Reordering and completing the square, we thus infer

2
(x—ZzM)2+y2gdﬁ—&ﬂ(sf’f)+a(s LS _ =

e
14+«

(5.8)

with @, = 1/(Sf, f) > 0. Note that by construction the right-hand side of (5.8) is
non-negative. To proceed further, we need to estimate 7 in terms of ay,.
Since S is s.p.d. we can write

1= (Sf, Sf) — (S3/2f, Sl/2f) < % I:(SS/zf’ S3/2f) + (Sl/zf, Sl/zf)]
5.9)
_ 1 2 1 2
=3 [6r D+ 1 5D] = 5o [ )+l 5],
whence

(Sf, ) +(S2f,8f) _ 2minfe, 1} _
14+« N

1+«
with ¢ > 0 depending only on «, but not on u, and ¢ < a,. We thus con-
clude that if © € o ((S+ =1+ ST)) and ¢ R, then there exists a, >

0 such that u € B(ay,au./1 —c/ay). Therefore, if a :=
o ((S + T)_l(I + ST)) \R}, Lemma 5.5 below yields

max{a, | n €
o ((S TN+ ST)) \R C B(a, a\/T — c/a),

and proves the theorem provided y # 0. It remains to examine the case y = 0.
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We thus consider pure real eigenvalues u € R. We already know from Lemma 5.2
that ;> 0. Let us re-start the analysis for this case from the equality

w(S +T)e= I+ ST)e.
Multiplying by g := S~ !e we get

_ (U+8T)e,g)  (S'e,e)+ (Te,e)
K= Se o)+ (Te,g)  (e.e)+ (S Te o)

Making use of Assumption 1 and arguing as in (5.9), the numerator becomes
(S~ le,e) + (Te,e) > (S'e, e) + a(Se, ¢) > 2 (S_l/ze, ﬂSl/ze) —2Ja (e, e).

On the other hand, employing Assumption 2, the denominator is bounded from above
by

(e,e) + (S 'Te,e) < (1+ K) (e, e).

Therefore, we finally conclude > 121/1(3 = b, which is the asserted estimate. O

Lemma 5.5 Let 0 < c < ay < ap, andletr; = aj /1 —c/a; fori = 1,2. Then
B(ay, r1) C B(az, r2).

Proof Observe first that fori = 1,2

(x,y) € Blai,r)) <= (x—a)+y'<a}—ca = x*+y*<Qx—0)a;.

This readily implies 2x > ¢, whence
(x.y) € Blai,r1) = x*+y’<@x—ca1<Q2x—c)ay = (x,y) € B(az,r),

and the proof is complete. O

Theorem 5.4 enables us to bound uniformly the spectrum of (I + T)_l U+ S )_l
I+ ST).

Theorem 5.6 (Uniform Spectral Bound) Let S, T be s.p.d. and Assumptions 1, 2
hold. Let

. 2J/a min(1, ) 1
8o := min , : -
1+ K+2/a’ 14+a+min(l,a) 2

and 0 < xo := (1 +680)/2 and ry := (1 — 89)/2 (see Fig. 3). Then

o (1 +D7 U+ +5T)) € Blo,ro) € Co
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Fig. 3 Location of the spectrum of (I + )~ la+8)~1a+ST) (left) and Richardson iteration operator
(right)

Proof According to Lemma 5.1 and Theorem 5.4 the spectrum of (I + T)~'(I +
S)~(I + ST) satisfies

o ((1 NI+ U+ ST)) - M ((0((5 +T) I+ ST)))

c M(Ba@nulxeRx=b0(1),

where M(z) = 1%2 is a Mobius transformation. We first observe that M(1) = 1/2

and M({x | x > b}) C [%, l], whence

M({xeR|x2b}U{1})c[min{lib,%},l] withb:lzﬁ. (5.10)

It remains to find a ball B(xq, ro) containing M (B(a, r)). We notice that M maps
B(a, r) onto a ball in the complex plane with center in the real axis, the latter due to
symmetry. Thus M (B(a, r)) is determined by the extremal points { := M(a — r)
and 1 := M(a + r). Since a — r > infy>c (a —ay/T=c/a) = ¢/2 we deduce
¢ = M (%) whereas n < 1. Therefore,

_ 2min{e, 1}
 l4a

with ¢ (5.11)

M T (e REE)

2 ’ 2

Choosing 8, xo and rg as in the statement of the theorem, the assertion follows
from (5.10) and (5.11). O

By Lemma 3.1 the assertion of Theorem 5.6 for the preconditioned operator (I +
T)~'(I + S)~'(I + ST) also holds for the other two non-symmetric preconditioned
systems (I +8)~'(I + ST)YUI + T) ' and (I + ST)(I +T)~'(I + S)~!. In what
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follows we comment on two popular iterative methods for linear systems that greatly
benefit from these preconditioners, focusing on the Left—Right preconditioned system
I+ S)"UI+STYUI+T)"!, but emphasizing that the same results hold for the other
two options that we have mentioned.

5.2 Richardson’s method

One of the simplest iterative methods to solve equation
I+STHu=f

is Richardson’s method, which in our case takes the following form: given an initial
guess u, define vg = Prug and compute the iterates by the recurrence

S N PL—l ((1 + ST)Pglvk _ f), S = PElka’ (5.12)

where P = (I + T) and Pg = (I + S) are the left and right preconditioners, respec-
tively. Notice that the computation u* ! = Py "v¥+1 should only be performed upon
convergence, and not in every iteration.

Corollary 5.7 Let S, T be s.p.d. and Assumptions 1, 2 hold. If R is the matrix repre-
sentation of the preconditioned system P, ! (I+ST) P3| then Richardson’s iteration
(5.12) converges in any norm with an asymptotic linear convergence rate of 1 — &,
where & is given in Theorem 5.6.

Proof If Q = I — R denotes the Richardson iteration matrix, its spectrum satisfies
o(Q) =1 — o (R). Therefore, the spectral radius p(Q) satisfies

p(Q) =max{[A] 1A €o(Q)} =1-68 <1,

which follows immediately from Theorem 5.6 (see Fig. 3). Given any vector norm
Il - ||, the corresponding subordinate matrix norm verifies p(Q) = limy_, || Qk R4 k.
On the other hand, since v — v* = Q¥ (v — v°) withv = Pglu, we see that

| v — vk .ok
m ———— < lim —— =
k—00 p(Q)¥[lv — 0| ~ k—o00 p(Q)

This implies the asserted asymptotic behavior in any norm. O
Remark 5.8 Since the iteration matrix Q is not symmetric (or normal), the above

asymptotic convergence rate does not necessarily yield an error reduction rate between
consecutive iterates.
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5.3 GMRes method

A standard and widely used method for non-symmetric systems is the Generalized
Minimum Residual (GMRes) method [42]. Solving the system (I + ST)u = f via
left-right preconditioned GMRes consists of solving the equivalent system [P, Y+

ST)PEl]v = PL_lf and Pru = v, by performing the following steps:

1. Modify the right-hand side: Let b= PL_lf.
2. Solve with GMRes the system [P, '(I +ST)Pg'lv=b.
3. TUpdate the solution, solving Pru =v.

Throughout this section, || - || will denote the 2-norm for vectors as well as its
subordinate matrix norm.
To solve R v = b, GMRes constructs the unique sequence {vi} with

v € vo + spanfrg, Rro, Rzro, R Rkilr()}

and ||r¢ || minimal, where r¢ := R vy — b is the residual. As a consequence of this [39],
at each step of the iteration we have

ri = pr(R)ro,

with py a polynomial of degree k with p;(0) = 1. This in turn implies that

7%l .
= min | pr(R) |, (5.13)
Iroll P

where the minimum is taken over all polynomials py of degree k that satisfy px (0) = 1.
There are many ways to bound the right-hand side of (5.13), none of them is sharp,
and they depend on further properties of R such as R being diagonalizable or normal.
Since we do not know that those properties hold for our case, we resort to the general
concept of pseudospectrum [47]: Given € > 0, the e-pseudospectrum o.(R) of R is
the set of e-eigenvalues of R, namely those z € C that are eigenvalues of some matrix
R + E with | E|| < e. We will make use of the following result [47, Theorem 26.2].

Lemma 5.9 (Pseudospectrum estimate) Let X be a union of closed curves enclos-

ing the e-pseudospectrum o.(R) of R. Then for any polynomial py of degree k with
pr(0) = 1 we have

€

max < R)|| < max , 5.14
max, [Pk (D] =< P (R < Ire camax | Px(2)] (5.14)

where L is the arclength of Z..

In order to apply this result we need to control the location of the e-pseudospectrum
of R. A result in this direction is given by the following
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Proposition 5.10 (Bound on the e-pseudospectrum) If R is a square matrix of
ordern and 0 < € < 1, then

(R C |J B Cre''™,
rea(R)

where Cg = n(1 + /n — p)IV=HIIVI, with V a nonsingular matrix transforming
R into its Jordan canonical form J, i.e. V'RV = J, p is the number of Jordan
blocks, and m is the size of the largest Jordan block of R.

Proof Let 0 < ¢ < 1 be given, and let z € o.(R). By definition there exists a matrix
E with ||E|| < e suchthatz € (R + E). Corollary 2.2 in [46] states a bound for the
distance between the eigenvalues of two matrices in terms of the norm of the matrix

difference. Applied to our case it reads
F \'"/ﬁIIV‘EVII] ,

(5.15)

min |22 < VA(1+/i = p) max [ﬁ Hv—lEv
€eo

where V, p, m are as in the statement of the proposition. Since | E|| <€ < 1, (5.15)
implies the existence of an eigenvalue A of R such that

Iz — Al <n(14+n—p)IvVvielm,
and the claim follows. O

Corollary 5.11 Let S, T be s.p.d. and Assumptions 1, 2 hold. If R is the matrix rep-
resentation of the preconditioned system P, 1(I + ST)P, ', then GMRes’ iteration
converges with an asymptotic linear convergence rate bounded by

1-38
P T s

where & is given in Theorem 5.6. Moreover,

7l k
— = Cop",
lIroll

with Co := C;?sz’l dim H/Sgkl and Cg as in Proposition 5.10.

Proof Letey = %80 > (0 and let Cg and m denote the constants from Proposition 5.10.

m
Then choosing € = (;TOR) so that Cgel/™ = €0/2 we have

€0 1 —do €0
o®yc |J B(nT)csB (xo, ——+ 3)
reo (R)
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by Theorem 5.6, with xo = %(1 + 80). If we consider pr(z) = x(;k(xo —2)% and
observe that

1-6 € k 1 k
|Z x0|k TO+70 1_550
— < < , Vz € 0.(R),
|pk(Z)| — ]0< — 1250 = 1 60 E( )

then equality (5.13) and bound (5.14) with L. the arclength of X, = {J AEU(R)
dB (A, €9) imply the assertion.

Remark 5.12 Corollary 5.11 is not fully satisfactory because the constant Cy still
depends on the matrix R, which in turn depends on space and time discretization
parameters. A finer analysis leading to uniform bounds would be desirable but requires
tools from matrix theory for non-normal matrices to characterize the pseudospectrum
of R, that do not seem to be available.

5.4 Application to finite element discretizations

We now discuss Assumptions 1 and 2 within the finite element context and restate
Corollaries 5.7 and 5.11. Let 7 be a shape regular triangulation of €2, let H = V7 be
the C° Lagrange finite element space of fixed degree (not necessarily one), with inner
product (v, w) = [, vw and norm [|v|| = ([, |v|2)1/2, which are well defined for all
v,w € LZ(Q). Recall that S = tA7 and T = t B7 with A7 and B7 asin (1.17).

Assumption 1 is adirect consequence of the ellipticity condition (1.2) and is fulfilled
with

. Ap(x)
o = inf .
xeQ Ag(x)

To verify Assumption 2 we adopt the procedure in [33], and so compare the operators
A7 and B7. To this end, we need the following compatibility condition between the

matrices a and b: there exists a scalar function 7, piecewise C I over the mesh 7 of
such that

b(x) =nx)a(x) ae.x € Q. (5.16)
It is worth observing that in the case of the coefficients @ and b being scalar valued
and piecewise smooth, the compatibility condition holds.
For any u, v € V7, if I = I7 denotes the Lagrange interpolation operator in V-,
by definition (1.17) we have
(Bu,v) = (bVu, Vv) = (aVI(nu), Vv) +du, v) = (Al (nu), v) +d(u, v),

where

d(u,v) ;= (a{nVu —VIi(nu)}, Vv).
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Assumption 2 holds as a consequence of the following simple lemmas.

Lemma 5.13 Let the ellipticity conditions (1.2) and the compatibility condition (5.16)
hold. Then there exists a constant C > 0 depending on the shape regularity of T and
the polynomial degree of the finite element space V1 such that
ld(u, V)| = CAullVllLeo@ 1) llull IVVI| Vu, v eV,
where ||V ||, T) denotes the broken norm
VL :=max ||Vn| Ler).
IVallLe@,1) max IVallzee(r)

Proof Let E : Q — R be defined as

E(x) :=n)Vu(x) = VI(u)(x) = Z ((x) = n(x;)) u(xi) Ve (x).
i
Recall that {¢;}; denotes the nodal basis of the C° Lagrange finite element space V1
(see Sect. 2). Since
ld(u, v)] = [(a E, Vv)| = Aa|IVVIlIEI,

itremains to bound || E||. Forany T € 7, denoting with a7 the diameter of 7', standard
scaling arguments lead to

IEN 2 < sup [n(x) — n(I*C1 / D luxi) Vi ()
X,y€ p i

< h7 IVl iy C1C2l VU7,

C1CrC3
< WVl ooy —g—
hT

(1)

1172 7)s = CLC2CIIVN oo 1117 2 7

where C1, C,, C3 are constants depending only on shape regularity and the polynomial
degree of the finite element space V7. Adding over all T € 7 we obtain the claim of
the lemma. O

Lemma 5.14 There exists a constant C > 0, depending only on the shape regularity
of T and the polynomial degree of the finite element space V7 such that

11wl < Clinllee@llull,  Yu € V7.
Proof Standard scaling arguments allow us to conclude that for each element T € 7
)27y < CP Il ooyl 72y

with C depending only on shape regularity of 7 and the polynomial degree of the
finite element space V. The claim follows by adding over T € 7. O
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We are now in a position to prove Assumption 2. Let A p = A p(2) be the Poincaré
constant of €2, namely

Ivli2@) = AplIVUllL2), Yv eV, (.17

where V is the subset of H'(£) that incorporates the essential boundary conditions
(1.13)=(1.14) provided H¢~'(I'p) > 0, or imposes a vanishing meanvalue (1.12)
otherwise.

Proposition 5.15 Under the conditions of ellipticity (1.2) and compatibility (5.16)
Assumption 2 holds, i.e.,

_ _ A
IS~'7|= ||ATIBTII <K :=Comax {lInllz=. IVallr=@,1)} (1+TaAP) -
a

with a constant Cy > 0 depending on the shape regularity of T and the polynomial
degree of the finite element space V7, and A p defined in (5.17).

Proof By definition S™'T = AZ' B and

AZ'B u, v B u,A_lv
IAZ' Bzull = sup (Ag Bru,v) _ (Bru, Apv)
0#£veVr vl 0#£veVr vl

Letw = A;—l v and use Lemma 5.13 to obtain
(Bru, A,}lv) = (B7u,w) = (bVu, Vw) = (aVI(nu), Vw) + du, w).
Invoking definition (1.17) of A implies
@VI(qu), Vw) = (A7w, I (nu)) = (I (nu), v). (5.18)

In view of Lemmas 5.13 and 5.14 we infer that

|(Bru, A7')| < | (qu), v)| + |d (u, )|

(5.19)
< Collull (Inllize@llvll + Aall Vil L) I Vwll),

with the constant C depending on the shape regularity of 7 and the polynomial degree
of the finite element space V7. We now claim that ||[Vw|| < %’ llv]|. To see this, note
that

rallVwl? < @Vw, Vw) = (A7w, w) = (ATAZ' v, w)
= (v.w) < [olllwl < AplvllVwl,

by Poincaré inequality (5.17) using that w € V. Now (5.19) reads

_ Ap
[(Bru, ATIU)I < Collullllv|l (||77||L°°(Q) + AaIIVUIILw(Q)T) ,
a

and the claim of the proposition follows due to (5.18). O
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Corollary 5.16 Let the ellipticity and compatibility conditions (1.2) and (5.16) be
fulfilled, let A7 and BT denote the discrete operators from (1.17) and S = 1 A7 and
T = tB7,andlet R = PL_l I+ ST)P,;1 be the Left—Right preconditioned system.
Then both Richardson and GMRes iterations converge with an asymptotic linear con-
vergence rate. If 8¢ is as in Theorem 5.6, the rate is 1 — &¢ in any norm for the former

1— %50
1+80

whereas it is in the 2-norm for the latter.

Proof The result is now a simple consequence of Corollaries 5.7 and 5.11 and the
above considerations concerning Assumptions 1 and 2. O

6 Application to surface diffusion

We now discuss the performance of the proposed preconditioners when applied to the
nonlinear system (1.4), first linearized via semi-implicit time stepping. We consider
the evolution by surface diffusion of the graph plotted in Fig. 4 (left), with periodic
boundary conditions. We use linear finite elements on three nested uniform meshes:

8192 DOFs (h = 27> ~ 0.031),
32768 DOFs (h = 2% ~ 0.016),
131072 DOFs (h = 277 ~ 0.0078).

In Fig. 4 we plot the evolving surface to illustrate that it is rough at the beginning,
and slowly regularizes, thereby leading to very high values of ¢ (u) in (1.4), which in
turn imply very small values for the coefficient functions a and b in this example. The
situation depicted is very similar to the nasty example.

In Fig. 5 we display the number of iterations versus time (for three different time
step sizes, respectively) needed for each preconditioner. The performance of the Left
Preconditioner, at least in the initial phase of the evolution, where the surface is still
rough, is not great. This is caused by the rather big discrepancy of operators S and T
due to (locally) high values of g (u). Interestingly, the Right Preconditioner behaves
much better in this situation. The behavior of the Left—Right Preconditioner is again
striking. The number of iterations is always between 1 and 4, even in the rough initial
phase of the evolution.

Fig. 4 Evolution of an initially rough graph by surface diffusion governed by the system (1.4). Solution
att = 0 (left), t = 0.0005 (middle), t = 0.0010 (right)
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no. of iterations no. of iterations no. of iterations

4
0.005 0.01 0015 0 0.005 0.01 0015 0 0.005 0.01 0.015
time time time

Fig. 5 Number of iterations versus time for the example of surface diffusion of Fig. 4: Left Precondtioner
(left), Right Preconditioner (center) and Left-Right Preconditioner (right)

7 Comparisons and conclusions

The discussion in Sects. 4 and 5 about the Left and the Left—Right preconditioners
indicates that both work well but stops short of displaying which method works best.
This is not obvious in terms of condition numbers and spectral radii.

Departure from normality prevents us from estimating theoretically the error reduc-
tion rate /o (Q* Q) in the L?-norm for Richardson’s iteration; see Remark 5.8. None-
theless, we investigate this issue computationally and find the results displayed in
Fig. 6: \/p(Q* Q) is approximately the same as p(Q), an amazing fact that deserves
further research.

We embark now on a more systematic comparison of the performance of the two
methods. We examine preconditioned CG (PCG) and GMRes (S-GMRes) for the

L?-error reduction for Richardson for the L2-error reduction for Richardson for the L?~error reduction for Richardson for the
left/right preconditioner left/right preconditioner left/right preconditioner
0.7 0.7 0.8
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<] <] ]
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= = > 03
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0.1 0.1 0.1
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L%—error reduction for Richardson for the L?-error reduction for Richardson for the L—error reduction for Richardson for the
left/right preconditioner left/right preconditioner left/right preconditioner
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Fig. 6 L2-error reduction rate /p(Q* Q) for Richardson’s iteration versus t for the left/right non-sym-
metrically preconditioned system. The plots correspond to Examples 2.1-2.3 with uniform meshes (top)
and adaptive meshes (bottom)
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Iteration counts Iteration counts Iteration counts
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Fig. 7 Number of iterations versus t for the symmetric and non-symmetric preconditioners on uniform
meshes for Examples 2.1-2.3. Iterative methods: PCG (preconditioned CG) and S-GMRes (GMRes) for the
symmetrically preconditioned system; GMRes and Richardson for the non-symmetrically preconditioned
system

Iteration counts Iteration counts Iteration counts
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Fig. 8 Number of iterations versus t for the symmetric and non-symmetric preconditioners on graded
meshes for Examples 2.1-2.3. Iterative methods: PCG (preconditioned CG) and S-GMRes (GMRes) for
the symmetrically preconditioned system; GMRes and Richardson for the non-symmetrically precondi-
tioned system

(symmetric) Left Preconditioner as well as Richardson and GMRes for the (non-
symmetric) Left—Right Preconditioner. Since the overall computational cost is by far
dominated by the evaluation of the preconditioned operator, we report on the num-
ber of iterations as an indicator of performance. We hereby assume that the cost per
evaluation is comparable for both variants of the preconditioner.

To this end we chose the forcing functions f = 1, g = 0 in (1.16) and started all
iterations with ug- := 0. For a fair comparison we avoid dealing with the stopping
tests within MATLAB because they are based on different residual norms for different
methods. Instead, we devise an outer loop that terminates at iteration k provided

- — w2 < le =7,

where u7 is a discrete solution obtained by imposing a very sharp stopping criterion to
CG. The computational results for the finest partition are displayed in Figs. 7 (uniform
mesh) and 8 (graded mesh). For completeness we point out that for coarser meshes
the results are essentially the same.

The simulations refer to Examples 2.1-2.3 of Sect. 2. Our findings are as follows:

e For the Left Preconditioner the agreement between computational results of Fig. 1
and the theoretical upper bound (4.3) is excellent, even though the latter is a bit
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kappa

pessimistic (by a factor 2 in the nasty example): according to (4.3) we have
(a) Kk <4, (b) Kk <84, (c¢) k < 86.666.

Although the three non-symmetric preconditioned systems mentioned at the begin-
ning of Sect. 5.1 possess the same spectra, their performance within, say, a Krylov
space method might be different. Our experiments indicate that it is generally bet-
ter for the Left-Right preconditioned matrix R = P, 'D Pg. The difference in
performance increases as the coefficient matrices a and b are more dissimilar, as
in Examples 2.3 (nasty) and 2.4 (degenerate).

The simple Richardson method is worst in most cases, but only by a small factor
of 3-5 in terms of number of iterations.

CG and GMRes for the Left Preconditioner behave very similarly.

GMRes for the Left—Right preconditioned system achieves the best performance
in almost all cases. The comparison is most favorable for the most difficult Exam-
ples 2.3 (nasty) and 2.4 (degenerate).

The performance of GMRes for the Left—Right preconditioned system is rather
robust with respect to the difficulty of the underlying problem.

For degenerate operators, the behavior of conditions numbers, spectral radii and
thus iteration counts for most of the iterative methods deteriorate; see Figs. 9 and 10.

Spectral radius of Richardson for the L2-error reduction for Richardson for the

Uniform grids left/right preconditioner left/right preconditioner

1000
900
800
700
600
500
400
300
200
100

rho(S)
rho(S2)

Fig.9 Example 2.4, degenerate case: condition numbers versus 7 for the symmetrically preconditioned sys-
tems (left); spectral radius p(Q) for Richardson’s iteration operator Q for the left/right non-symmetrically
preconditioned system (middle); L2-error reduction rate +/ p(O*Q) (right); uniform grids

Iteration counts Iteration counts

—e-PCG
——S-GMRES 160

—e-PCG
——S-GMRES

- - GMRES 140

- - GMRES

10 10 10 10° 10 10 10 10°

Fig. 10 Number of iterations versus 7 for the symmetric and non-symmetric preconditioners on two dif-
ferent uniform meshes for the degenerate Examples 2.4. Iterative methods: PCG (preconditioned CG) and
S-GMRes (GMRes) for the symmetrically preconditioned system; GMRes and Richardson for the non-
symmetrically preconditioned system
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This is an indication that our assumption on uniform ellipticity is somewhat sharp.
Amazingly, GMRes for the Left—Right preconditioned system performs still rea-
sonably well also in this case.

For surface diffusion of graphs, our motivating geometric PDE, the Left—Right
preconditioner outperforms the other two; see Sect. 6.

On the basis of these experiments, we conclude that it is advisable to use the Left—

Right Preconditioner with GMRes, especially when both operators A7 and B differ
considerably. This makes use of both operators and exhibits the best performance
overall.
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